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Abstract—In  orthogonal frequency-division multiplexing
(OFDM) systems, it is generally assumed that the channel
response is static in an OFDM symbol period. However, the
assumption does not hold in high-mobility environments. As
a result, intercarrier interference (ICI) is induced, and system
performance is degraded. A simple remedy for this problem is
the application of the zero-forcing (ZF) equalizer. Unfortunately,
the direct ZF method requires the inversion of an N X N ICI
matrix, where N is the number of subcarriers. When N is large,
the computational complexity can become prohibitively high. In
this paper, we first propose a low-complexity ZF method to solve
the problem in single-input-single-output (SISO) OFDM systems.
The main idea is to explore the special structure inherent in the
ICI matrix and apply Newton’s iteration for matrix inversion.
With our formulation, fast Fourier transforms (FFTs) can be used
in the iterative process, reducing the complexity from O(N3)
to O(NN log, IN). Another feature of the proposed algorithm is
that it can converge very fast, typically in one or two iterations.
We also analyze the convergence behavior of the proposed method
and derive the theoretical output signal-to-interference-plus-noise
ratio (SINR). For a multiple-input-multiple-output (MIMO)
OFDM system, the complexity of the ZF method becomes
more intractable. We then extend the method proposed for
SISO-OFDM systems to MIMO-OFDM systems. It can be
shown that the computational complexity can be reduced even
more significantly. Simulations show that the proposed methods
perform almost as well as the direct ZF method, while the required
computational complexity is reduced dramatically.

Index Terms—Fast Fourier transform (FFT), intercarrier inter-
ference (ICI), Newton’s iteration.

1. INTRODUCTION

RTHOGONAL frequency-division multiplexing

(OFDM) is known to be a successful technique for coping
with the multipath channel effect in wireless communications
[1]. For conventional OFDM systems, it is usually assumed
that the channel is static in an OFDM symbol period. However,
in high-speed mobile environments, this assumption no longer
holds. If the channel is time variant in an OFDM symbol period,
orthogonality will be destroyed. Intercarrier interference (ICI)
is induced, and system performance is degraded. The behavior
of mobility-induced ICI has been extensively investigated
in the literature [2]-[7]. In [2] and [3], it is shown that the
interference on a subcarrier mainly comes from neighboring
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subcarriers. In addition, the interference level is proportional to
the Doppler frequency.

Many techniques have been developed to solve the mobility-
induced ICI problem. Two algorithms are well known, namely,
1) the zero-forcing (ZF) method and 2) the minimum mean
square error (MMSE) equalization method. Unfortunately,
these methods require the inversion of an N x N ICI matrix,
where NV is the number of subcarriers. When [V is large, the re-
quired computational complexity becomes high. Systems with a
lot of subcarriers are not uncommon in real-world applications.
For example, for the application of digital video broadcasting
(DVB), the number of subcarriers can be as large as 8§192. To
solve the problem, a simpler ICI equalizer for the ZF method
was developed in [8]. As mentioned, ICI on a subcarrier mainly
comes from a few neighboring subcarriers. Thus, ICI from
other subcarriers can then be ignored. This method has good
performance in low-mobility environments. In high-mobility
environments, however, the number of insignificant ICI terms
will be decreased, and the computational complexity will be
significantly increased.

Successive interference cancellation (SIC) and parallel in-
terference cancellation (PIC) are two well-known multiuser
interference (MUI) cancellation techniques in code-division
multiple-access systems. Since the characteristic of ICI is sim-
ilar to that of MUI, these methods can be directly applied to
ICI suppression in OFDM systems. A method that combines
the MMSE method and SIC was first proposed in [9]. Later,
it was improved with a recursive method in [10], reducing
the required complexity further. Although good performance
can be achieved with these methods, the required complexity
is still high, and the time delay can be intolerably large.
The PIC technique was then employed to solve the problem
[11]-[15]. Although the processing delay is greatly reduced,
the performance is discounted as well. Other approaches use
transmitter frequency-domain coding or beamforming to reduce
ICI or to enhance the received signal-to-interference-plus-noise
ratio (SINR). Interested readers are referred to [16]-[19].

Apart from the processing in the frequency domain, some
researchers also explore that in the time domain. In [20], a
time-domain filtering technique, maximizing the signal-to-ICI-
plus-noise ratio, was proposed for single-input—single-output
(SISO)/multiple-input-multiple-output (MIMO) OFDM sys-
tems. One disadvantage of this method is that it requires matrix
operations to solve a generalized eigenvalue problem. Another
approach involves the use of a time-variant time-domain equal-
izer, making the time-variant channel less variant. Transferring
the equalizer from time domain to frequency domain, one
can obtain a frequency-domain per-tone equalizer (PTEQ).
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The PTEQ was originally proposed to deal with the insufficient
cyclic prefix (CP) problem in OFDM systems. Lately, it has
been extended to suppress ICI in SISO/MIMO-OFDM systems
[21]-[25]. The PTEQ is well known for its good performance;
however, its implementation complexity and storage require-
ment can be high. In [26], a two-stage equalizer was proposed.
In the first stage, a time-domain windowing technique is used
to shorten the ICI response in the frequency domain. In the
second stage, an iterative MMSE method is used to suppress
the residual ICI. Although the windowing approach is simple,
the iterative MMSE processing is not trivial.

As mentioned, the main problem in the ZF method is the
matrix inversion. Thus, conducting this operation efficiently
becomes the main concern. It is found that some iterative
methods can be much more efficient than the direct inver-
sion method. In [27], the Gauss—Seidel iteration was used to
conduct the matrix inversion. However, it still needs a matrix
inverse in its iterative process. Another method, called operator
perturbation, was recently proposed [28]. Similar to [27], this
method also requires a matrix inverse in its iterations. Thus,
the computational complexity for the methods in [27] and [28]
is still high. In [30], it was discovered that the ICI matrix for
a linear time-variant (LTV) channel model exhibits a special
structure, allowing the application of fast Fourier transforms
(FFTs) in the matrix inversion. The LTV channel model was
proposed in [8], and it is originally designed for time-variant
channel estimation [29]. Exploiting this structure, Fu et al. [30]
proposed a power-series expansion (PSE) method for the ICI
matrix inversion. Although the PSE method can greatly reduce
the computational complexity, it does not perform well in high-
mobility environments.

In this paper, we propose a low-complexity ZF method
to solve the mobility-induced ICI problem in SISO-OFDM
[32] and MIMO-OFDM systems. Similarly to [30], we exploit
the special structure inherent in the LTV channel model. We
first develop a method that can implement Newton’s itera-
tion for the ICI matrix inversion in SISO-OFDM systems.
With our specially designed architecture, FFTs can be used,
reducing the computational complexity effectively. We also
propose a method for the calculation of initial values. With
those values, Newton’s iteration can converge very fast, usually
within a couple of iterations. Unlike the PSE method [30],
our method works well even in high-mobility environments.
Simulation results show that the performance of the proposed
low-complexity ZF method can be as good as that of the direct
ZF method. However, the required computational complexity
is reduced from O(N3) to O(N log, N). We also analyze
the convergence behavior of the proposed low-complexity ZF
algorithm and derive the theoretical output SINR. With a new
MIMO-OFDM system formulation, we then extend the pro-
posed method to ICI suppression in MIMO-OFDM systems.
It is shown that in MIMO-OFDM systems, the computational
complexity can be reduced even more significantly. For an
M x M system, where M is the number of transmit (receive)
antennas, the proposed algorithm can reduce the computational
complexity from O(M3N3) to O(MN log, N).

The rest of this paper is organized as follows. Section II
presents the proposed ICI mitigation method for SISO-OFDM
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systems. Section III describes the proposed ICI cancella-
tion method for MIMO-OFDM systems. Section IV conducts
the performance analysis. Simulation results are reported in
Section V, demonstrating the effectiveness of the proposed
method. Finally, conclusions are drawn in Section VI.

II. ICI MITIGATION FOR SISO-OFDM
A. ZF Method

Consider a mobile OFDM system whose channel variation is
large such that the mobility-introduced ICI cannot be ignored.
It was shown in [29] that the LTV channel model can be used
to approximate a time-variant channel for normalized Doppler
frequency up to 20%, where the normalized Doppler frequency
is defined as the maximum Doppler frequency divided by
subcarrier spacing. Using the LTV channel model, we can ap-
proximate the time-variant channel in a specific OFDM symbol
period as

h](’I’L) = ho,j +n X hl)j (1)
where n is the time index, h;(n) is the jth-tap channel re-
sponse at time instant n, hg ; is its constant term, and A ;
is its variation slope. We assume that n is 0 at the mid-
point of an OFDM symbol. Let hg = [ho 0, ho 1, - - -, hon-1]7T,
h1 = [hl,o, hl,lv ey hl.’N,l]T, HO = Cir(ho), and H1 =
cir(hy), where cir(c) denotes a circulant matrix with
the first column vector being c. In addition, we de-
fine vi =[(-N+1)/2,(-N +3)/2,...,(N —1)/2]" and
V1 = diag(vy), where the notation diag(d) denotes a diagonal
matrix with the diagonal vector of d. According to (1), we can
express the received time-domain signal in the OFDM symbol
(after CP removal) as

y = (Ho +V1H1)X+Z (2)
where y and x are the receive and transmit time-domain
signals, respectively, and z is the noise vector (additive white
Gaussian). Let G be a unitary discrete Fourier transform (DFT)
matrix with the property that GG =TIy, where Iy is an
N x N identity matrix. Furthermore, let y = vV NGy, X =
VNGx, 7 = V/NGz, hyg = VNGhg, h; = VNGh,;, H =
diag(hg), and H; = diag(h;). Multiplying both sides of (2)
by vV NG, we can express the receive signal in the frequency
domain as

y=[Ho+GV,G"H|x +z

=MX+2 3)
where M = ITIAQ—f— GV, Gfﬁvl. Note that M can also be
rewritten as M = Hy + V1H;, where V; = GV;GH =
[cir(v1)]T and v; = (1/\/N>GHV1.

Denote the ZF equalized signal as Xz . Then, we can have
Xz = M™'y. From the above formulation, it is simple to see
that direct implementation of the ZF method will require high
computational complexity if IV is large. The PSE method was
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introduced in [30] to solve the problem. The idea is to express
M1 as

M= [ (Iv + GV GTE ) H|

—H;'(Iy —P)! 4)

where P = GV;GPH and H = —ﬁlﬁal. Then, (Iy —
P) ! is expanded with a power series, and high-order terms are
truncated, i.e., (Iy — P)™! ~ ZiQ:O P?, where (Q is the highest
order retained in the expansion. The convergence condition for
this expansion is that ||P|| < 1 [30], where ||P|| indicates the
p-norm of P [31]. Finally, the equalized x, which is denoted
as Xpgsg, is equal to Hgl E?:o a;, where a; = P'y. Note
that a;,;; = Pa; = GV ;G (Ha;). Thus, a; can be recur-
sively calculated. Furthermore, with the special structure of
P, FFTs/inverse FFTs (IFFTs) can be used to calculate a;.
Although the computational complexity can be reduced effec-
tively, the performance of the PSE method is unsatisfactory in
high-mobility environments. In Section II-B, we will present
the proposed method to solve the problem.

B. Proposed ICI Mitigation Method

As mentioned, the PSE method is unsatisfactory in high-
mobility environments. To solve the problem, we seek for a
more powerful iterative method for matrix inversion. Specif-
ically, we find that Newton’s iteration is useful. Newton’s
iteration is well known for its fast convergence [33], [34] and
has been investigated extensively [35]-[38]. Let W be the
estimated inverse of M at the kth iteration. The (k+ 1)th
Newton’s iteration can be described as follows:

Wi = 2Ly - W,M)W,, £k=0,1,2,...,0. (5
Let Ry =Iy — WM represent the estimation residual.
Equation (5) implies that |[Iy — W, M| < ||[Iy — WoM]|2"
for all k. If |[Ly — WoM]|| < 1, we then have a quadratic
convergence [39]. From (5), we can clearly see that Newton’s
iteration requires matrix-to-matrix multiplications whose com-
putational complexity is high. As a matter of fact, its complexity
is even higher than that of the direct ZF method when k is
large. Thus, a direct application of Newton’s iteration for matrix
inversion is not feasible. In what follows, we propose a method
of solving the problem.

Iterating (5), we obtain a sequence of matrices {Wg, W1,
..., W }. The relationship between W and W, can be found
straightforwardly in

2k_1
W, = Z Cre.m(WoM)" W, (6)

m=0

where ¢y, ,,, is the coefficient of the mth summation term in (6).
Equation (6) can be seen as an expansion form of Newton’s
iteration, while (5) is an iterative form. It turns out that to obtain
a low-complexity algorithm, we have to use the expansion
form. Assign ¢y ,,’s as coefficients of a polynomial function

. _ _ _ k_
of 2z, e, fi(2)=0Cro2’+cp12t+-+ Ck72k_122 L
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Then, the polynomial fryi(z) can be derived from fi(z)
as fer1(2) = 2fk(2) — 2[fr(2)]?, where fo(z) = 1. This is
to say that ¢ ,,, can be recursively calculated. Note that our
objective is to obtain the equalized result Wy and not the
matrix inverse Wy itself. By multiplying both sides of (6) by
y and letting X, = Wy and U,, = (WOM)’”W()?, we have
the equalized result as

k1
Ek,niiin1~ (7)

[ V)

X =

m=0

From the definition of u,,,, we can then have
Upy1 = (WoM)U,,. (8)

As aresult, u,, can be recursively calculated as well. Using this
approach, we have transformed matrix-to-matrix multiplica-
tions in (6) into matrix-to-vector multiplications in (7) and (8).

To complete our low-complexity algorithm, we make use
of the special structure inherent in the ICI matrix. From the
foregoing derivation, we know that M = ﬁo +GV,GH ﬁl.
By using this structure, we can then rewrite (8) as

W1 = [Wo(ﬁo 4 leeHﬁl)} q,,
—W, [ﬁoﬁm + GV1GH(ﬁ1ﬁm)] )

Note that ﬁ(), ﬁl, and V; are all diagonal matrices. If we
further pose a constraint that W is a diagonal matrix, we can
transform matrix-to-matrix operations into vector-to-vector and
DFT/IDFT operations, as shown in (9). As known, DFTs/IDFTs
can be efficiently implemented with FFTs/IFFTs whose com-
plexity is O(N logy N). Thus, the computational complexity
of the proposed algorithm is O(N logy N). The constraint
on W, may not always yield satisfactory performance in all
scenarios. Instead of a diagonal matrix, we may let W be
a low-bandwidth banded matrix. Let the (¢, 7)th entry of a
matrix B be denoted as B(4, j). The banded matrix is defined as
B(i,j) # 0, if |i — j| < D, and B(4, j) = 0, otherwise. Here,
D is the bandwidth of the banded matrix. If D = 0, the banded
matrix is reduced to a diagonal matrix. If D = 1, the matrix will
have three nonzero diagonal vectors. With this type of Wy, the
computational complexity in (9) will only be increased slightly.
For later simulations, we will only consider the cases of D = 0
and D = 1. It turns out that for D = 1, the performance of the
proposed algorithm is good enough.

The final thing we have to deal with is how to determine the
initial matrix Wy. A good initial matrix can reduce the number
of iterations significantly and provide good cancellation perfor-
mance. As known, the main function of ZF is to invert the ICI
matrix, and in the ideal case, Iy — WM = Oy, where Oy
is an NV x N zero matrix. As a result, if Iy — WyM can be
made as close to O as possible, fast convergence in Newton’s
algorithm can be obtained. Based on this idea, we propose to
minimize the Frobenius norm of Iy — WOM, ie.,

W, = argmin |[Iy — WM (10)
w
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TABLE 1
COMPLEXITY COMPARISON AMONG N-ZF, PSE, AND DIRECT ZF METHODS IN A SISO-OFDM SYSTEM
Methods Real multiplications Real divisions Real additions
Direct ZF AN® +7N” — IN N?+ N IN' 4 AN - 2N
PSE 4QNlog,(N) + (6Q + 12)N 4N 6QNlog,(N) + (4Q + 6)N
N-ZF (D =0) | (2"72—4)Nlogy(N)+[2*T1+8S—8N | 2N 3(28 T —2)Nlog, (N)+[5x 2+ 185 —
51N
N-ZF (D =1) | (2" —4)Nlog,(N)+[248+3x 2" 134 | 2N —2 3(28 T — 2)Nlog,(N) + (245 + 9 x
62]N — 245 — 2F18 _ 89 281 4 31)N — 248 — 278 — 45

where ||R|» means the Frobenius norm of R. Since the
derivation of the optimal initial values is tedious, we put that
in Appendix A. For easy reference, we denote the proposed
low-complexity ZF method as the Newton-ZF (N-ZF) method.
Finally, we summarize the required complexity for the N-ZF
method, the PSE method, and the direct ZF method for a
SISO-OFDM system in Table I.

III. PROPOSED ICI CANCELLATION
METHOD FOR MIMO-OFDM

ICI suppression is more challenging in MIMO-OFDM sys-
tems. In the application of spatial multiplexing, interantenna
interference is further introduced. It is possible to formulate
the whole system with a linear model and to apply a ZF
equalizer to suppress all interference. However, the dimension
of the MIMO-OFDM ICI matrix will become much larger than
that in a SISO-OFDM system, and the required complexity is
even more intractable. In this section, we extend the method
proposed in Section II to solve the problem. By considering an
M x M system, where M is the number of transmit/receive
antennas, and by using the signal model in SISO-OFDM sys-
tems, we can express the frequency-domain signal for the ith
receive-antenna as

M
Vi=Y M ¥, (11)
j=1

where y; is the frequency-domain signal in the ith receive
antenna, X; is the frequency-domain signal in the jth trans-

mit antenna, and M, ; is the ICI matrix for the jth transmit
antenna and the ¢th receive antenna. By stacking all the receive
frequency-domain signals from all antennas in a column vector,
we have the following signal model:

y =M% +32 (12)
V)"

where y = [y7,y7,... is the receive frequency-

domain signal, x=[x7,xJ,...,x5,]T is the transmit
frequency-domain signal, z=[z7,z},...,2%,]T is the

frequency-domain noise, and the frequency-domain ICI
channel matrix can be expressed as follows:

gm 1\:/[1,2 My m

— M M M

N — ‘2,1 .2,2 %M (13)
szu MM,z MM,M

For ease of description, we only consider a 2 x 2 MIMO-
OFDM system in the following derivation. However, the
proposed algorithm can be extended to a general M x M
MIMO-OFDM system without any difficulty. Similar to the
channel model in SISO-OFDM systems, we also use the LTV
model for MIMO-OFDM channels. Thus, we can obtain the
MIMO-OFDM ICI matrix given by

M — M, 4 Mm]

M3 Msp

[Ay+GV,G"A; By +GV,G"B,
| Co+ GV.GC; Do+ GV;GHD,

'50 E’o I GV,GH? Oy « -51 ]31
G, Dy on GV.GH|X|¢E, D
(14)

where .&Z ]§i, 61 and ]51 play the same role as ITL in a
SISO-OFDM system. The derived signal model is obtained
by grouping together subcarrier signals in the same antenna.
For the purpose of comparison, we consider a ZF equalization
method, ignoring the ICI effect in (14). In this case, the ICI
channel matrix turns out to be

o _ Ao Bo

M; = {60 ]50} . (15)
Thus, the equalized signal can be obtained with X; = Mj?.
Using the block matrix inversion formula, we know that to
obtain the ¢th subcarrier equalized signal for antenna one or
two, the method will require two weights. For ease of reference,
we denote this equalization method as a two-tap frequency-
domain equalizer (FEQ).

Using the derived MIMO-OFDM ICI matrix in (14), we can

now apply Newton’s iteration to implement the ZF equalizer.
With (6), we can obtain the equalized result as

2k 1

k=Y ChmVm (16)
m=0

where X, Cim, and V,, are defined as those in (7). Let
the initial matrix W be composed of four N x N matrices
expressed as

a7

Wy = {Wa Wﬁ}

W, W,
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TABLE 1II
COMPLEXITY COMPARISON BETWEEN N-ZF AND DIRECT ZF METHODS IN A 2 X 2 MIMO-OFDM SYSTEM

Methods Real multiplications Real divisions Real additions

Direct ZF ZN?+28N” — N 4N? +2N 2ZN?+22N* - BN

N-ZE(D=1) | (2" — 8)Nlog,(N) + (1765 + 11 x | 54N — 20 3(28F2 — 4)Nlog,(N) + (1765 + 17 x
2F 3 4 U2y N 1928 — 2FF5 _ 1020 2k 42 4 399)N — 1928 — 2%+5 _ 316

and V,,, = [V}, 1, ¥V} 5], According to the definition of ¥y,
we can obtain V,,4; as (18), shown at the bottom of the
page. Note that Ai, ]§l (Nji, f), and V; are all diagonal
matrices. It is obvious that if we let W, Wg, W, and W,
be low-bandwidth banded matrices, (18) can be implemented
by vector and DFT/IDFT operations. Note that the DFT size is
N instead of 2N. Thus, the required computational complexity
is O(MN log, N). It is straightforward to see that the com-
putational complexity of the direct ZF method is O(M3N?3).
The complexity reduction achieved by the proposed method in
MIMO-OFDM systems can be greater compared with that in
SISO-OFDM systems.

The final problem is how the 2N x 2V initial matrix can be
optimally determined. As we did in SISO-OFDM systems, we
use the minimum-Frobenius-norm criterion. Since the deriva-
tion is lengthy, we put it in Appendix B. Finally, we summarize
the computational complexity of the N-ZF and direct ZF meth-
ods for a2 x 2 MIMO-OFDM system in Table II.

Note that the proposed method can be extended to a general
Mp x Mp MIMO-OFDM system, where M7 < Mp. In such
a system, we can use the least squares (LS) method, instead
of ZF, to cancel ICI. Using the LS method, we can have the
equalized signal vector as

x=M"M) "My

=Q'y (19)
where Q =MH ﬁ and y = MH y. The matrix 62 inherit-
ing the properties of M, consists of diagonal matrices and
FFT/IFFT matrices as well. As a result, the proposed method
discussed above can be applied. Since the derivation is simple
and straightforward, it is omitted here. Due to the application
of the LS method, the required complexity in this scenario will
be somewhat higher.

IV. PERFORMANCE ANALYSIS

For the proposed algorithm, the iteration number is usually
preset. Unlike other iterative algorithms, the convergence is not
a concern here. The reason we can use a preset iteration number
is due to the fast convergence property of Newton’s iteration,

as well as our good initial values. If the proposed algorithm
converges, only a small number of iterations are necessary. On
the other hand, if the proposed algorithm diverges, the preset
number of iterations will limit the performance degradation. As
a matter of fact, even for divergence cases, we can still have
improved SINRs if the iteration number is set properly. We will
provide intuitive statements to explain why this is true. It turns
out that the determination of the iteration number is simple and
straightforward.

Here, we start with the analysis of convergence behavior.
After that, we will derive theoretical SINRs that the proposed
algorithm can provide. Note that since the SISO/MIMO-OFDM
signal models are similar in form, the only difference is the
dimension. Thus, we focus on a SISO-OFDM system, but the
analysis can be extended to MIMO-OFDM systems. We first
perform the eigenvalue decomposition for Ry as follows:

Ro = UDU! (20)
where U = [ug, uy,...,uy_1] is a matrix composed of eigen-
vectors of Ry, and D = diag([Ao, A1, .., Anv_1]T) consists of
eigenvalues ;. We assume that |A;| > |A;| for ¢ < j. Since
Ry = ﬁiq’ we can then decompose Ry, as

R, =UD¥U .. @1)
If | A\o| < 1, then f{k — Opn as k — oo. Thus, we can have the
convergence condition for Newton’s iteration as p(ﬁo) <1,
where p(ﬁo) denotes the spectral radius of Ry; the spectral
radius indicates the largest absolute value of all eigenvalues
[34]. This is equivalent to say that for Newton’s iteration to
converge, the amplitudes of all eigenvalues of R have to be
smaller than one. For a moderate mobile speed, this condition
holds for most cases. If not, the number of eigenvalues with
amplitudes greater than one is small, and their amplitudes do
not deviate from one too much. These results can easily be
observed from simulations, though they are difficult to prove
theoretically. In what follows, we will first show that even for
divergence cases, we may still benefit from Newton’s
iteration. Let U~! = [po,p1,...,pn-1]T, |N| >1 for
1=0,1,...,P—1and |\ <1fori=PP+1,...,N —1.

- _ | Wa Wy go ]:3’0 + GV,G"
m+1 W'y W, Co Dy On
_ [Wa
W, W, CoVim,1 + DoV 2

Wg } { {éon,l + Eovm,z] [leGH(Alvm,l + Elvmg) ] }

Oy 51 ]:31 Vm,1
GV,GH | |G, Dy |Fme

~ 18
GVlGH(Clva + Dlvm,Q) 1o
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By definition, f{k = — Wkﬁ Then, we can represent the

ICI matrix as

P-1 N-1
Wkﬁ =1y — Z )\?kuipf — Z A2 ujp;‘-r. (22)
i=0 j=P
As for W, we can reformulate it as
Wi, = (In + R 1)(In + Ry 2) ... (Ix + Ro)Wy. (23)
By using (21), we can further express Wy, as
N-1
Wi =Y ¢;jxu;p] Wo (24)
§=0
where ¢ = Hf;é (1+ )\?l) With (22) and (24), the

ZF-equalized signal can be expressed as

P-1 N-1
- _ = ok 2k
X =X— Aj lple Z)\ ujpijquﬁj ku]p] )
i=0 j=P §=0
(25)
where vo = W V. Since the eigenvectors {ug, uy, ..., un_1}

span the N-dimensional space, we can decompose X and
vy using these eigenvectors. Let X = sz\i 51 Giu;  and
Vo = Zf\;l ~iuy, respectively. Then, we can rewrite (25) as

N-1 N-1

k
Z A2 Bju; + Z P55y
j=P 7=0

(26)

P-1

— ~ 2k

Xp =X — g A; Biw —
i=0

- = = _ T ~ o~ ~
Let Xy =[Tk,0,Tk1,---sThk,N-1] and X=[Zo,Z1,...,
Zn_1)T. Thus, the mth subcarrier signal after equalization can
be expressed as

= %m + fl,k,m + f?,k,m + .]??),k,m (27)

- Pl ok -
where frkm =—2i—0 3‘22 Biui(m), fokm =

N—1 yok N-1
—>=p A7 Bju(m), and  fakm =35 ¢ kv5u5(m).
From (27), we can see that the equalized signal suffers from
three interference terms. For fi i ,,, it will become large when

fk,m

k increases; however, for fg7k7m, it will become small when k
increases. B

As for the noise term f3 j ,,, its dependence on k is not
strong. As mentioned, only a few eigenvalues’ amplitudes will
be larger than one (i.e., P is small), and their amplitudes often
do not deviate from one > 100 much. Then, it is easy to see that the
decreasing amount of f3 i, ,,, Will be larger than the increasing
amount of kaM in the early iteration. Thus, for divergence
cases, the interference will decrease first and then increase as
the iteration proceeds. If we can stop the iteration before the
overall interference increases, we can still have performance
gain even though the iteration diverges eventually. Additionally,
we can increase D to make the initial matrix closer to the exact
matrix inverse. This way, P may be minimized, and fi j ,, will
decrease, which makes the proposed method work better. Be-
cause of the fast convergence property of Newton’s method, the
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number of iterations required is small. For example, it can be as
small as one or two when D = 1. For divergent cases, the over-
all interference still decreases in the first one or two iterations.

Since the performance of an OFDM-based system depends
on each subcarrier SINR, we will analyze the subcarrier
SINR of the proposed algorithm in the sequel. From (3), we
can express the equalized signal as Wiy = Tipx + Wiz,
where T = an _é Ch m(VVOM)erl is the equalized
ICI matrix. Ideally, Tj; will be an identity matrix. Let
z=[20,21,.-, 281", 0% = E{|Z:]*}, U;% = E{|zZ*}
O0<i<N-1),and ¢ = (va/aiv). The subcarrier SINR for
the proposed method with k iterations in the th subcarrier,
which is denoted as SINRy, ;, can be shown as

E{ |tk 3"}

SINR;,; = -
N-1,L ~
E{‘ZJJ#? ti,j'rJ }+E{’23 0 w j }
[tk
(28)
l’f e wk|

where tf’j = Ty(i,7), and wF . = Wy(i, j). For comparison,
we also calculate the SINR in the ith subcarrier before
equalization, which is denoted as SINR;, as

SINR, = iy
p{lsiy ma| b+ pEp)
[i.i|?
= . (29)
Z%gl 5% + 9

As a result, we must calculate each element in T and Wy, for
SINRj, ;. To make the following derivation more compact, we

rewrite the ICI matrix as M = ZT 0 v Hr, where Vo =1y,

and R = 1. Since M = "1 o V. H,., the equalized ICI matrix
T can be expanded as (30), shown at the bottom of the next
page, where A,, = H;”:O WOVM fH,nmyf, and A_; = Ix.
Using the same way, we also expand W, as

2k 1 R R R
We=2 @my > 2 - 2 Bmp GD
m=0 Tm,0=0 T 1=0 Tm,m—1=0
where B,, = A,,_1Wj,. We then calculate each element

A, (iyn, jm). For brevity of presentation, we consider the case
of D = 0. To compact and simplify the notation, we redefine

h, = [h5, 1Y, . .. thl]iandvT—[vo,vl,.. , 0 )7, and

we let w; = w; ;. Since V is a circulant matrix, it can be

Tm, f

expressed as \7%' ; = leir(Vy,, ;)]". Furthermore, from the

definition, we have ﬁ, ;= diag(l~1,,,m, ;). Form = 0, we have
Ao (io, jo) as

Ay (ig, jo) =

~T0,0 7700
WioVtjo—ig,N) o -

(32)
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can

Then, we _ obtain A; = (Wo\Nle’IIfITLl)AO and
Ay = (WoV,,,H,,,)A; accordingly. By repeating this
process, we can obtain a formula for m > 1. For m > 1, we
have A, (i, jm) as in (33), shown at the bottom of the page.

With M = Z —0 V H,n, we can expand m; ; as

R ~
=D iimhi.

(34)
r=0
From (57) and (34), we can express w; as
<Zr OthT)
w; & (35)

e | rto Uy w52

Since we have derived Eg and Ei , we can then calculate
w;. Thus, we can have A,,(im,jm). By using (30) and
A, (iyn, jm), we can obtain T,. By using the relation of B,, =
A, 1 Wy, (33), and (35), we can compute B, (i, jm) as

_ Amfl(imajm) (Zr OUOhr )
Bm(%m]m) = 3 (36)
ZjEQ”

where Q" = (j,, — S : jm + S, N). From (31) and (36), we
can then calculate Wy. Having T} and W, ready, we can
finally evaluate SINRy ; in (28). With (34), we can further
express SINR; in (29) as

R~ Tr
2 =0 Vg

-~ 12
R ~rnLr
‘Zr:o vgh;

P ~
> =0 UZj—i,N) h§

SINR; = —\ (7

+ 1

N-1
i=0
i

As for the case of D # 0, it can be derived the same way.
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V. SIMULATION RESULTS

In this section, we report simulations to demonstrate the
effectiveness of the proposed method. We consider OFDM
systems with N = 128 and the CP size of 16. The modula-
tion scheme is 16-quadrature amplitude modulation (16-QAM).
The channel length is set to L = 15, and the power delay
profile is characterized by an exponential function, i.e., o7 =
e VL) ZIL:_Ol e~*/L, where [ is the tap index. Each channel tap
is generated by Jakes’ model [41]. Here, we assume that the
channel response is exactly known for the direct ZF method.
For the proposed method, the parameters of the LTV chan-
nel model are obtained by LS fittings. Define the normalized
Doppler frequency as fq = fqNT,, where f; is the maxi-
mum Doppler frequency, and 7T is the sampling period. For
a MIMO-OFDM system, its settings are the same as those
in a SISO-OFDM system. Specifically, we consider a 2 x 2
MIMO-OFDM system. Since the N-ZF method with S = 2
have the similar performance to that with S = N/2 — 1, we set
S = 2 for all simulations.

First, we evaluate the validity of the analytic output SINRs
for the proposed method. Two cases are considered: case 1
meets the convergence condition derived in Section IV, whereas
case 2 does not. We consider a SISO-OFDM system, and let
fa = 0.1, signal-to-noise ratio (SNR) =35 dB, S =2, and
D = 0. Fig. 1 shows the analytic subcarrier SINRs for case 1.
Since the simulated SINRs are almost identical to the analytic
SINRs, they are not shown in the figure. In this figure, we
find that each subcarrier exhibits a different SINR due to the
characteristic of the frequency-selective channel. In addition,
subcarrier SINRs are all increased as the number of iterations is
increased. The performance of the proposed method with two
iterations is similar to that with three iterations. We can also find
that the output SINRs of the proposed method are very close to
those of the direct ZF method. Fig. 2 shows analytic subcarrier
SINRs for case 2. We see that even in this divergence case,

2k 1 R R R
Tk = Z Ek,m Z WOVrm 0 Tm.0 Z WOVM 1H Z WOV'Fm erm m
m=0 7"771,(]:1 Tm,1=1 T'rn,'m—l
2k 1 R R R m
= E Ck,m E E . E H WOVTm,fHTm,f
m=0 Tm,0=0 Tpm,1=0 Tm,m=0 f=0
2k 1 R R R
=Y @Gnd Y Y A, (30)
m=0 Tm,0=0 7, 1=0 Tm,m=0
N-1 N-1 N-1
A (i i) — ~Tmm
m (Zma .]m) = ) Wk Wky 5 - - - 7wkmflwim”(jm—km,l,N)
km—1=0kp, _2=0 ko=0
~Tm,m—1 ~7 m,1 Nrm 0

<km71_k7n—27N>’ e

T Tm,m hTm m—1

T Tm,
2 Otky ke, N Okt i N 1 Sy (33)

km—1 77"
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Fig. 1. SINR analysis of the N-ZF method (D = 0 and S = 2) for case 1,
where f; = 0.1, and SNR = 35 dB.
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Fig. 2. SINR analysis of the N-ZF method (D = 0 and S = 2) for case 2,
where fg = 0.1, and SNR = 35 dB.

SINRs are still increased for the first two or three iterations. For
the fourth iteration, subcarrier SINRs start to fall. The result
for D = 1 is similar to that for D = 0, except that the required
number of iterations is reduced to one or two.

Next, we consider the performance comparison for the pro-
posed and conventional methods in a SISO-OFDM system.
Here, f; is set to 0.1. Specifically, the bit error rate (BER)
is used as the performance measure. For the benchmarking
purpose, we also show the result of the direct MMSE method
and that of the direct ZF method with f; = 0 (ICI-free). From
extensive simulations, we also find that the performance of the
PSE method cannot be further enhanced when ) > 2. For this
reason, we only show the result for Q = 2. Fig. 3 shows the
BER performance comparison for D = 0. As we can see, the
performance of the PSE method is limited and has an error
floor phenomenon. The N-ZF method outperforms the PSE
method, even with one iteration only. As mentioned, there is
a convergence condition for the PSE method. This condition is
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Fig. 3. BER comparison among one-tap FEQ, PSE, N-ZF (D = 0 and
S = 2), direct ZF, and direct MMSE methods in a SISO-OFDM system;
fa = 0.1, and 16-QAM.
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Fig. 4. BER comparison among one-tap FEQ, N-ZF (D =1 and S = 2),
direct ZF, and direct MMSE methods in an SISO-OFDM system; f4; = 0.1,
and 16-QAM.

totally dependent on the channel. The N-ZF method also has
its convergence condition. However, it depends on the initial
matrix as well as the channel. It is then possible to reduce the
probability of divergence through the determination of W,
This is the main reason the N-ZF method can outperform the
PSE method. The required complexity of the N-ZF method is
lower than that of the PSE method (this can be seen later).
Moreover, the performance of the N-ZF method with three
iterations can approach that of the direct ZF method. Here,
the performance of the direct ZF is only slightly worse than
that of the direct MMSE method. Fig. 4 shows the BER
performance comparison for D = 1. It is obvious that the N-ZF
method can quickly approach the direct ZF method with one or
two iterations. Note that the N-ZF method with two iterations
can even perform slightly better than the direct ZF method.
This behavior is interesting and can be explained as follows.
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Fig. 5. BER comparison among one-tap FEQ, N-ZF (D =1 and S = 2),
direct ZF, and direct MMSE methods in an SISO-OFDM system; f; = 0.2,
and 16-QAM.

The N-ZF method only iterates Newton’s method two or three
times, and it may not converge completely in all cases. As
known, the direct ZF method has a noise enhancement problem.
It is then possible that the noise enhancement caused by the
N-ZF method is smaller. As a result, the performance of the
N-ZF method can be better than that of the direct ZF method. If
the convergence condition is met and the number of iterations
is high enough, the performance of the N-ZF and direct ZF
methods will be the same. This phenomenon has been verified
by simulations, but the result is not shown here. Compared with
Fig. 3, we see that the N-ZF method with D = 1 has better
performance than that with D = 0, and it can approach the
direct ZF method more quickly.

To test the limitation of all algorithms, we consider a more
severe case in which fy = 0.2. Fig. 5 shows the simulation
result. In this figure, we see that the N-ZF method can still
work, but its performance is degraded since ICI is much larger
than that in the previous cases. In addition, we can see that
the degradation of the MMSE method is smaller and that the
performance gap between the ZF and MMSE methods become
larger. We also conduct simulations to evaluate the robustness
of all algorithms to the variation of the normalized Doppler
frequency. Fig. 6 shows the results for f;, varying from O to
0.2. Here, the SNR is set to 30 dB. In this figure, we can
see that the performance of all methods is degraded as the
normalized Doppler frequency is increased. Furthermore, the
MMSE method is the most robust method, followed by the N-
ZF method.

Table III summarizes the required computational complexity
of the direct ZF method, the PSE method, and the N-ZF method
for the simulation setting shown above. In this table, the ratios
inside parentheses indicate the number of operations required
for the N-ZF method divided by those for the direct ZF and
PSE methods. The first ratio is for the direct ZF method, and the
second ratio is for the PSE method. From the above simulations,
we can say that for D = 0, the required iteration number for the
N-ZF method is two or three, whereas for D = 1, it is one or
two. In Table III, we can see that the N-ZF method with D = 0
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Fig. 6. BER comparison among one-tap FEQ, N-ZF (D =1 and S = 2),
direct ZF, and direct MMSE methods in an SISO-OFDM system; fg3 = 0 ~
0.2, 16-QAM, and SNR = 30 dB.

can save tremendous computations compared to the direct ZF
method. With two (three) iterations, its multiplication com-
plexity is only 0.007 (0.015) of that of the direct ZF method.
As for the case of D = 1, it also saves a lot of computations
compared to the direct ZF method. We can find that the mul-
tiplication complexity of the N-ZF method with one iteration
(two iterations) is only 0.008 (0.013) of that of the direct ZF
method. As to additions, the complexity ratios are similar to
those of multiplications. As to divisions, the ratios are 0.016
and 0.015 for D = 0 and D = 1, respectively. Compared to the
PSE method (Q = 2), the N-ZF method (k =1 and D = 0)
also has lower complexity and better performance. Its required
multiplications (additions/divisions) is 0.85 (0.745/0.5) of those
of the PSE method.

Finally, we report the simulation results for a 2 x 2
MIMO-OFDM system. From previous simulations, we can see
that the computational complexity of the N-ZF method with
D=0 and D =1 is similar when the required number of
iterations is taken into account. However, the N-ZF method
with D =1 tends to have better results. Thus, we will only
consider the N-ZF method with D = 1. Here, we consider two
environments, i.e., f; = 0.05 and 0.1. Fig. 7 depicts the BER
performance for the proposed method, the direct ZF method,
and the direct MMSE method for f; = 0.05. In this figure, we
see that the two-tap FEQ method has an irreducible error floor
due to ICL. It is obvious that the N-ZF method can effectively
suppress the ICI and that its performance can quickly approach
that of the direct ZF method. As we can see, the iteration
number can be as small as one. In addition, note that the
direct MMSE method does not give too much performance
enhancement compared with the direct ZF method. Fig. 8
illustrates the BER performance for the case of f; = 0.1. The
N-ZF method can still effectively suppress the interference, and
its performance can approach that of the direct ZF method
quickly. In this case, one or two iterations are sufficient for
the N-ZF method. Note further that with two iterations, the
N-ZF method can outperform the direct ZF method. Table IV
summarizes the required computational complexity of the direct
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TABLE III
COMPLEXITY COMPARISON AMONG N-ZF, PSE, AND DIRECT ZF METHODS IN AN SISO-OFDM SYSTEM (N = 128 AND S = 2)

Methods Real multiplications (ratio) Real divisions (ratio) Real additions (ratio)
Direct ZF 2910848 16512 2885824
PSE (Q =2) 10240 512 12544

NZF(D=0,k=1)

8704 (0.003, 0.85)

256 (0.016, 0.5)

9344 (0.003, 0.745)

NZF(D =0,k = 2)

19968 (0.007, 1.95)

256 (0.016, 0.5)

22656 (0.008, 1.806)

N-ZFE(D =0,k =3)

42496 (0.015, 4.15)

256 (0.016, 0.5)

49280 (0.017, 3.929)

N-ZF(D =1,k = 0)

17007 (0.006, 1.661)

254 (0.015, 0.496)

12315 (0.004, 0.982)

NZFE(D=1k=1)

23655 (0.008, 2.310)

254 (0.015, 0.496)

19987 (0.007, 1.593)

N-ZF(D=1,k=2)

36951 (0.013, 3.609)

254 (0.015, 0.496)

35331 (0.012, 2.817)

COMPLEXITY COMPARISON BETWEEN N-ZF AND DIRECT ZF METHODS

TABLE IV

IN A2 X 2 MIMO-OFDM SYSTEM (N = 128 AND S = 2)
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Fig. 7. BER comparison among two-tap FEQ, N-ZF (D =1 and S = 2),
direct ZF, and direct MMSE methods in a 2 X 2 MIMO-OFDM system; fq =
0.05, and 16-QAM.
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Fig. 8. BER comparison among two-tap FEQ, N-ZF (D =1 and S = 2),
direct ZF, and direct MMSE methods in a 2 x 2 MIMO-OFDM system; fg =
0.1, and 16-QAM.

ZF and N-ZF methods. With one iteration, the multiplication
(addition) complexity of the N-ZF method (k =1) is only
0.0053 (0.005) of that of the direct ZF method. With two
iterations, the complexity ratios of multiplications and additions
is 0.0069 and 0.0067.

Methods Real multipli- | Real divisions | Real additions
cations (ratio) | (ratio) (ratio)
Direct ZF | 22828288 65792 22728576
N-ZF 103436 6892 (0.1048) | 94244
(D=1, (0.0045) (0.0041)
k=0)
N-ZF 121836 6892 (0.1048) | 113668
(D=1, (0.0053) (0.0050)
k=1)
N-ZF 158636 6892 (0.1048) | 152516
(D=1, (0.0069) (0.0067)
k=2)

Comparing SISO-OFDM and MIMO-OFDM systems, we
find that the reduction in computational complexity is greater
in a MIMO-OFDM system than that in a SISO-OFDM system.
In a SISO-OFDM system, the ratio of multiplications is 0.013,
while that in a MIMO-OFDM system is 0.0069 (D =1 and
k = 2). This is because the complexity of the direct ZF method
is proportional to O(M?3N?3), whereas that of the N-ZF method
is proportional to O(M N log, N). As a result, we can save
more computations as M increases. In addition, when N gets
larger, the reduction in computations becomes more apparent
as well.

Another important property of the proposed N-ZF method
is that it can trade the desired performance for the required
complexity. However, the direct ZF method does not have
such a choice. This property will make the N-ZF method a
more efficient method since it can adapt itself to various SNR
environments. If the operated SNR is not high, the iteration
number can be reduced. For example, in Fig. 3, it only requires
one iteration to approach the direct ZF method when SNR is
less than 25 dB.

VI. CONCLUSION

In high-mobility environments, the quasi-static channel as-
sumption for SISO/MIMO-OFDM systems no longer holds,
and ICI tends to become the performance bottleneck. The direct
ZF equalization method, relying on the inversion of the ICI
matrix, may require very high computational complexity. In
this paper, we have proposed a low-complexity ZF algorithm
to solve the problem. By exploring the structure inherent in
the ICI matrix, we develop a method that employs Newton’s
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A
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i=7

Fig. 9. Example of the structure of a banded initial matrix for N = 8 and
D = 1. The elements in the shaded area are nonzeros, while the others are
Zeros.

iteration for the matrix inversion. By using our formulation, we
effectively use FFTs/IFFTs in the iterative process. Simulations
show that while the proposed algorithm can have comparable
performance with the direct ZF method, its computational
complexity is much lower. We also analyze the convergence
behavior of the proposed algorithm and derive the theoretical
output SINRs. Note that FFT/IFFT operations are available
in an OFDM-based transceiver. Thus, the proposed algorithm
only requires limited extra circuits, and the implementation
complexity of the proposed method can be lower, facilitating its
real-world applications. With the similar idea, it is possible to
derive a low-complexity MMSE equalization method that em-
ploys Newton’s iteration. In some scenarios, the MMSE method
can significantly outperform the ZF method. Investigation in
this topic is now underway.

APPENDIX A
DERIVATION OF THE INITIAL VALUE
FOR SISO-OFDM SYSTEMS

Let W be a banded matrix with bandwidth D. Then, the
minimum-Frobenius-norm criterion is given by
W = argmin || Iy — WM||%. (38)

Before the derivation of the optimal solution in (38), we first
observe a property in a banded matrix. Fig. 9 shows an example
of a banded initial matrix for N = 8 and D = 1. In the figure,
only the data in the shaded area are nonzeros. Note that the
number of the nonzero elements in each row may not be
the same. For the zeroth and seventh rows, the number of
the nonzero elements is two. For the rest of rows, the num-
ber of the nonzero elements is three. For a general case, the
number of the nonzero elements in the ¢th row first increases,
remains the same, and finally decreases (as ¢ increases). Due
to this property, we need to consider the three cases when
solving (38). Define 7; ; = M(i,j), w;; = Wo(i,7), and
a;j = Zg;ol m; ,,m; . By differentiating (38) with respect to
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Fig. 10. Example of A; for N = 8 and D = 1. Note that A; overlaps with
A'i—l and Ai+1-

“’Z j and setting the result to zero, we can obtain the following
equation:

.AZ‘Wi:l’l’lZ'7 i:(),l,...,N—l (39)
where w; is the ith row of the optimum Wy. A;, w;, and m;
for the aforementioned three cases are defined as follows.

1) Fori=D,D+1,...,N —1— D, we have

a;—Di—-D Qi—D,i+D
A; = (40)

@i+Di-D Ai+Di+D
Wi = (Wi i Dy Wi D1y WiitD] " (41)
m; = [fﬁ;':D,i? m:—D+1,7L7 s 7m¥+D,i]T (42)

2) Fori=0,1,...,D — 1, we have
A, =Ap(0:D+i,0:D+1i) (43)
W; = [Wi0, Wi 1, Wi itp]" (44)
~ ~ ~ T

m; = [/g ;M) - Wiy p ] (45)

where C(i; : i2,j1 : j2) indicates a submatrix of C, ob-
tained from the 7;th row to the ¢5th row and from the j;th
column to the joth column of C.

3) Fori=N—-D,N—D+1,...,N — 1, we have

Ai=Ax 1 p(i—N+14+D:2D,i—N+1+D:2D)

(46)
T
W; = [W; i—Ds Wii—D+1,- - - Wi, N—1] (47)
~ ~ ~ x T
m; = [mifD,ivmi7D+17i7 e 7mN71,J (48)

Note that A; in the second case is an upper left submatrix of
A p in (40), while that in the third case is a lower right sub-
matrix of A_1_p in (40). Now, we can obtain the optimum
solution for (38) by w; = A;lmi . To clearly understand the
structure of A;, we show an example in Fig. 10 (N = 8 and
D = 1). In this figure, we can see that A is the upper left 2 x
2 submatrix of A;. For i =1,2,...,5, the lower right 2 x 2
submatrix of A; is exactly the same as the upper left 2 x 2
submatrix of A;;1. The lower right 2 x 2 submatrix of Ag is
A ;. By using this property, we can obtain a recursive algorithm
for fast computation of A;l.
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Since a;; = a; ;, A, is a Hermitian matrix. Fori = D, D +
1,...,N — 2 — D, we can further partition A; into the follow-

ing form:
s; sH
Ai= [SZ . (49)
and A4, into the following form:
U, u
A= |4 T 50
+1 {u{i L T } (50

where s; and ;1 are scalars, s; and u;; are column vectors,
and U; is a square matrix whose dimension is smaller than that
of A; by one. Since A; is a Hermitian matrix, we can write its
inverse as

SNV
v V; ‘7z
where v; is a scalar, v; is a column vector, and V; is a square
matrix with dimension smaller than that of A;l by one. From
the block matrix inversion formula [42], we can obtain A},
from A ;! with the following formula:

(G

Al — {Uil +bip1b? i1 bi+1ﬁi+1] (52)
+1 H 7 ~
bl Bit1 Bit1
where Bipr=(Tip1 — 0, U i), biy1 =
—U;lﬁH_l, and
vH
U;'=V, - Vive (53)
V;
Fori=0,1,...,D — 1, A;;1 includes A; as its submatrix. We
then have
A, u;
Ai — | 7 ~z+1 ) 54
i {uﬁl “Hl} o

Consequently, A ﬁl can be obtained by (52), where UZ.‘1 =
A;'. Fori=N-D,...,N —1, A; becomes a submatrix of
A, 1, which is given by

S; SqH
A= [Si Al (55)
Thus, A;l can be obtained with (53) as follows:
- vH
A=V, - (56)
Vi-1

Thus, we only have to conduct one matrix inversion explicitly,
i.e., Ag', and its dimension is (D + 1) x (D +1).

To further reduce the complexity, we can make an approx-
imation when calculating a; ;. From the definition, we have
ai; =S m; ,Mjn. We can reduce the number of terms
included in the summation. We let a;; = Y, .o M5, M n,
where Q = (i —S:i+S,N)N{j—S:5+S5,N),and S is
the number of one-sided ICI terms taken into consider-
ation (0 <.S < N/2—1). The notation (i:j,NN) denotes
a sequence of {i — N|i/N|,i+1—-N|(i+1)/N|,...,5—

IEEE TRANSACTIONS ON VEHICULAR TECHNOLOGY, VOL. 58, NO. 6, JULY 2009

N|j/N]|} (here, i and j are integers and 4 < j). With this
approach, a; ; is approximately evaluated, and so is A; in (39).
The value of S then determines the accuracy of the solution in
(39). A small S can greatly reduce the complexity but results
in low accuracy of the solution. Recall that ICI on a subcarrier
mainly comes from a few neighboring subcarriers. As a result,
we can always find a small S affecting the final result only
slightly. For the determination of .S, it depends on the value
of ICI; the larger the ICI, the larger S we should use. In our
simulations, the largest S that we use is two.

As mentioned, if D = 0, W will become a diagonal matrix.
In this case, the initial values can be approximated as

~

m;
ZnEQ’ "Ffli,n|2

where ' = (i — S : i+ S, N). There is an interesting property
in (57). If we take only the diagonal terms of the ICI matrix
into account (i.e., S = 0), the initial values will degenerate into
the coefficients of the conventional one-tap FEQ. If there is no
ICI, Newton’s iteration with (57) will stop after initialization
(k= 0).

(57)

.
Wi,5 ~

APPENDIX B
DERIVATION OF THE INITIAL VALUE
FOR MIMO-OFDM SYSTEMS

As we did in the SISO-OFDM systems, we use the
minimum-Frobenius-norm criterion to obtain the initial value.
Note that the initial matrix for the MIMO-OFDM scenario is no
longer a banded matrix. Instead, it is a matrix composed of four
banded submatrices. Let o j = Wq(4,5), Bi; = Wg(i,j),
Yij = W4 (4,4), and w; ; = W, (¢,7). Furthermore, define

N—lp~ ~ x T N—1/= -~

qi,j = Zn:O (a’;’ﬁ,na’ja" + b?,nbjyn)’ ri,j = Zn:O (C;anm, +
A;F 'l N_ ok -~ ~* 7
diydjn)s and sy =330 (@5 G + b} ndjn),  Where
@iy =Mya(i;5), bij =Mia(i,j), ¢ =Mza(i,j), and
d; j = Mg 2(4, 7). It turns out that we can obtain the optimum
initial values by solving the following equation:

Tibi:Ci, ZZO,l,

2N —1 (58)

where b; is the ¢th row of the optimum Wj. Definitions of
T,;, b;, and c; may be different for different i’s. Note that we
have two sets of banded matrices to deal with: One is for ¢ =
0,1,..., N — 1, and the other is for: = N, N +1,...,2N —
1. We then need to consider three cases for each set. Fortunately,

they are similar. For the setof ¢ = 0,1,..., N — 1, we have the
following.
1) Fori=D,D+1,...,N —1— D, we have
G
4i—D,i—D qi—D,i+D
Qi = (60)
4i+D,i—D qi+D,i+D
b =[Qii-Dy s QD BisieDy -+ Biirn]t  (61)
Ci = [a;‘lD,i’ - 76:+D,ia8iiD,i>“->a+D,i}T (62)
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Matrices R; and S; can be obtained by replacing g, ,, in
Q; with r,,, , and s,, ,, respectively.
2) Fori=0,1,...,D — 1, we have

e
Q:=Qp(0:D+4,0:D+1) (64)
R;,=Rp(0:D+4,0:D+1) (65)
Si=Sp(0:D+14,0:D+1) (66)
b; = [0,y QiitDs Bi0s -, Biirn)t  (67)
Ci = [56,17---va§+D,ivE§,iv~-~»E?+D,i}T (68)
3) Fre=N-D,N—-D+1,...,N —1, we have
e

Qi =Qn_1 p(i—-N+14D:2D, i—N+1+D:2D)
(70)
R;=Ry_1 p(i—-N+1+D:2D, i—N+1+D:2D)
(71)

Si=Sy-1-p(i—N+14+D:2D, i— N+1+D:2D)

(72)

bi =[0iipy- N1, Bii-Ds- s Bin-1]" (73)
~% ~% ~x ~ T

c;, = [aifD,i, ce N1, CimD s cN717J . 74)

Note that Q;, R;, and S; in the second case correspond to
the upper left submatrices of Qp, Rp, and Sp, respectively.
In addition, Q;, R;, and S; in the third case correspond to the
lower right submatrices of Qn_1-p, Ry-1-p, and Sy_1_p,
respectively.

Fori= N,N +1,...,2N — 1, we can use the same equa-
tions shown in (59)—(74). However, we have tolet T; = T, _x
and replace «;; and 3;; in b; with ~; ; and w; ;, respec-
tively, and a; ; and ¢; ; in ¢; with EZ ; and c?j j» Tespectively.
Since the initial matrix is no longer a banded matrix, we are
not able to obtain a recursive relationship in solving (58).
Gaussian elimination may be a good choice for this problem.
As mentioned, T; = T,;_n; we need only to construct T'; and
perform Gaussian elimination of T; for ¢ =0,1,...,N —1
once. Furthermore, T'; is a Hermitian matrix, making Gaussian
elimination even less complex.

To further reduce the computational complexity, we can
make some approximations in the calculation of ¢; j, 75 ;,
and s; ;. We can let ¢; ; ~ Zneﬂ('d;"n'djyn + b;‘,nbj,n), i R

ZnGQ(EZnEjm + d;f,ndj7n)’ and Si,5 = ZnEQ (a;,ngj,n +
b; \djn), where Q = (i — S : i+ S,N)N(j—S:j+S,N).
Again, this approximation makes use of the property that
elements in Mi, ; close to the main diagonal have larger values
than the others.
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